
1

Vol.:(0123456789)

Scientific Reports |            (2024) 14:2  | https://doi.org/10.1038/s41598-023-48255-6

www.nature.com/scientificreports

Pollutant accumulation 
and microbial community evolution 
in rain gardens with different 
drainage types at field scale
Zhaoxin Zhang 1,2,4, Yang Zhang 3*, Jiake Li 4*, Yingying Sun 1,2 & Zhe Liu 1,2

Rain gardens play a key role in urban non-point source pollution control. The drainage type affects the 
infiltration processes of runoff pollutants. The soil properties and microbial community structures were 
studied to reveal the stability of the ecosystem in rain gardens with different drainage types under 
long-term operation. The results showed that the soil water content and total organic carbon in the 
drained rain gardens were always higher than that of the infiltrated ones. With the increase in running 
time, the contents of heavy metals in rain gardens showed significant accumulation phenomena, 
especially the contents of Zn and Pb in drained rain gardens were higher than that in infiltrated ones. 
The accumulation of pollutants resulted in lower microbial diversity in drained rain gardens than in 
infiltrated rain gardens, but the microbial community structures were the same in all rain gardens. The 
effects of drainage type on microbial community evolution were not significant, only the accumulation 
of heavy metals led to changes in the abundance of dominant microorganisms. There were differences 
in the soil environment of rain gardens with different drainage types. The long-term operation of rain 
gardens led to fluctuations in the soil ecosystem, while the internal micro-ecosystems of the drained 
rain gardens were in unstable states.

Urban stormwater management has become the key issue that must be faced with the rapid development of 
urbanization. Due to the rapid expansion of the impervious area of the city, the infiltration of stormwater is not 
possible and the infiltration amounts are  reduced1. These phenomena will lead to an increase in urban rainfall 
runoff and drainage load, which will lead to problems such as urban waterlogging and urban non-point source 
 pollution2. Low impact development (LID) technology has been widely used in urban stormwater management, 
and can effectively solve the problems such as urban  waterlogging3. LID technology can purify and recycle storm-
water runoff as a resource. LID technology carries out land planning and site design by integrating with nature, 
and constructs stormwater treatment facilities with drainage function (high-efficiency infiltration performance) 
and natural landscape  features4. Rain gardens, which can directly be built in any unpaved space and planted 
with native plants, have strong runoff treatment capabilities, groundwater recharge capabilities, and landscaping 
 capabilities5. Because rain gardens are simple in operation and management, and have good ecological benefits 
and landscape effects, they have attracted increasing industry  attention6.

The construction of rain gardens is based on the comprehensive effects of soil, plants, and microorganisms. 
Therefore, many current studies have been carried out on factors that affect the treatment effect of rain gardens, 
such as media, plants, and  structures7. The media in rain gardens mainly include natural materials, industrial 
by-products, and man-made materials. The selection of media in rain gardens mainly considers its hydraulic 
conductivity and pollutant adsorption  capacity8,9. By carrying out experiments of different scales, the hydraulic 
parameters of different media and their ability to purify pollutants are revealed, to establish an efficient rain 
garden media  system10. Jiang et al.11 studied the hydraulic parameters of 10 different media and their ability to 
remove nitrogen and phosphorus. Considering the infiltration performance, adsorption saturation capacity, 
and cost, fly ash, green zeolite, and water treatment residuals showed better application effects and were worth 
promoting. The choice of plants in rain gardens is also very important, due to the differences in the ability of 

OPEN

1Institute of Land Engineering and Technology, Shaanxi Provincial Land Engineering Construction Group Co., 
Ltd., Xi’an 710075, China. 2Key Laboratory of Degraded and Unused Land Consolidation Engineering, Ministry 
of Natural Resources, Xi’an 710075, China. 3Shaanxi Key Laboratory of Land Consolidation, Chang’ an University, 
Xi’an 710064, China. 4State Key Laboratory of Eco-Hydraulics in Northwest Arid Region of China, Xi’an University 
of Technology, Xi’an 710048, China. *email: zhaozhaoxiao3@126.com; xaut_ljk@163.com

http://crossmark.crossref.org/dialog/?doi=10.1038/s41598-023-48255-6&domain=pdf


2

Vol:.(1234567890)

Scientific Reports |            (2024) 14:2  | https://doi.org/10.1038/s41598-023-48255-6

www.nature.com/scientificreports/

plants fix carbon and nitrogen, and the effect of different plants on soil permeability and water  conductivity12. 
Zuo et al.13 studied the nitrogen removal effects of three types of plants (Iris pseudacorus, Canna indica, and 
Lythrum salicaria), and the results showed that the removal effects of ammonia nitrogen, nitrate nitrogen, and 
total nitrogen by different plants were quite different. For the studies of rain garden structure, it mainly includes 
the depth of the media  layer14, the setting of the internal water storage  area15, the depth of the depression, and 
the type of drainage  system16.

Groundwater recharge is one of the construction goals of rain gardens, so whether the rain gardens build a 
drainage system will affect its effect on groundwater recharge. In the construction of rain gardens, according to 
the different drainage types, they can be roughly divided into two categories: drained (impermeable) rain gar-
dens and infiltrated (undrained) rain gardens. The infiltrated rain gardens need to fully consider the infiltration 
capacity of the media, while the drained rain gardens fully consider the water output capacity of the media itself. 
Infiltrated rain gardens have no drainage system, and the inflowing rainfall runoff seep into the surrounding soil, 
replenishing the over-exploited groundwater  resources17. However, the experimental-scale studies involved so 
far assume that rain gardens have drainage  systems18. Drained rain gardens can recycle rainfall runoff or dis-
charge it evenly as surface water. Differences in drainage types can lead to differences in stormwater retention 
capacity and pollutant removal in rain  gardens19, but studies on the differences between drained and infiltrated 
rain gardens are rare.

Rain gardens mainly remove runoff pollutants through internal matrix adsorption/retention, soil microbial 
degradation, and plant absorption. Referring to the existing operation and maintenance experience, rain gardens 
can rely on adsorption and filtration to reduce the runoff pollutants. Due to their weak internal natural degrada-
tion, rain gardens cannot achieve complete purification of  pollutants20. Rain gardens that are arranged around 
roads and receive runoff with a high degree of pollution often accumulate nutrients, heavy metals, and organic 
 pollutants21,22. The accumulation of pollutants in the rain gardens makes the original purification function turn 
into a potential source of pollution, causing lasting ecological risks to the surrounding  environment23. For the 
internal habitat of the rain gardens, the soil/media of the rain gardens presents a random dry–wet alternat-
ing process due to climate change and rainfall characteristics all year  round24. The process plays a particularly 
important role in the purification of the adsorbed/retained pollutants in the rain gardens, that is, the pollut-
ants are adsorbed/retained during rainfall periods, and degraded by the functional microorganisms and plants 
inside the rain gardens during non-rainfall  periods25. However, this high frequency of soil moisture fluctua-
tions may cause irregular and extreme water stress to soil microorganisms. Simultaneously, the accumulation 
of pollutants from stormwater runoff can alter the original habitat in the soil and affect indigenous microbial 
 communities26. Hong et al.27 studied the changes in the microbial community structure of rain gardens, and 
the results showed that the characteristics of influent water quality, biological stability of facilities, and vegeta-
tion types were important factors affecting microbial growth in rain gardens. Current studies have ignored the 
effects of the long-term operation of rain gardens on pollutant accumulation and internal habitats and did not 
address the relationship between pollutant accumulation and microbial community evolution in rain gardens 
with different drainage types.

In general, microorganisms in the soil/media of bioretention facilities play a larger role in the removal of 
pollutants, including microbial metabolism and the combination with plants growing in the rain garden. Since 
rain gardens with different drainage systems are bound to cause different moisture content and accumulation 
levels of pollutants in the soil, this also affects the functional microorganisms in the soil. Therefore, this paper 
aimed at rain gardens with different drainage types in Northwest China as the research objects, through long-term 
monitoring, mainly analyzed: (1 the temporal changes of typical pollutant accumulation levels in the soil of rain 
gardens with different drainage types under long-term operation; (2) the evolution of soil microbial communi-
ties; (3) the quantitative relationship between soil properties and microbial communities.

Materials and methods
Site description
The rain gardens involved in this study are all located in the Xi’an region in northwest China, which belongs to 
warm temperate semi-humid monsoon climate. The four seasons of Xi’an are warm and dry, with an average 
annual temperature of 13.6 °C and an average precipitation of 520 mm, and the flood season is from June to 
September. RG-1A/RG-1B is located on a community in Xixian New Area, and RG-2A/RG-2B is located on a 
university campus in Xi’an urban area. RG-1A/RG-1B were built in 2014, and is of the same scale as two oval 
gardens with a long axis of 6 m and a short axis of 5 m. RG-1A is a drained rain garden, with its bottom treated 
with a waterproof geomembrane, and the perforated drainage pipe is installed. The infiltrated stormwater in 
RG-1A enters the outflow triangular weir through the bottom perforated drainage pipe. RG-1B is an infiltrated 
rain garden, while stormwater directly infiltrates to recharge groundwater. RG-2 was built in 2012, with an overall 
length of 6 m, a width of 4 m, and a depth of 1.1 m. The garden is divided into two rain gardens (RG-2A/RG-2B) 
with the same area by a partition. RG-2A is a drained rain garden, and RG-1B is an infiltrated rain garden. The 
properties of the facilities were summarized in Table 1. Figure 1 shows the site photos of the rain gardens.

Rainfall events monitoring and water sample collection
The monitoring of rainfall events begins after each rain garden was constructed, and until October 2020. Among 
them, RG-1A/RG-1B were monitored from May 2015 to October 2020, and RG-2A/RG-2B were monitored from 
May 2013 to October 2020. The rainfall monitoring points are the inflow, outflow, and overflow of rain gardens, 
with the records of the instantaneous flow of the inflow, outflow, and overflow under each rainfall time. Water 
sample collection was carried out by manual sampling, and water samples were collected in the first two hours 
of the rainfall event (0, 5, 10, 20, 30, 60, 90, and 120 min, respectively), approximately 500 mL per water sample. 
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The measurement indicators of water samples include suspended solids (SS), total nitrogen (TN), total phospho-
rus (TP), ammonia nitrogen  (NH3–N), nitrate nitrogen  (NO3–N), chemical oxygen demand (COD), and heavy 
metals including copper (Cu), zinc (Zn), chromium (Cr), and lead (Pb). All the water quality indicators were 
determined according to standard methods for the determination of water and  wastewater28. The content of TN 
was determined by the alkaline potassium persulfate digestion method,  NH3–N was determined by the phenol 
disulfonic acid spectrophotometry method,  NO3–N was determined by the nano reagent colorimetric method, 
TP was determined by the potassium persulphate oxidation and the molybdenum antimony anti-spectrophoto-
metric method, TOC was determined by potassium dichromate oxidation-spectrophotometry method, Cu, Zn, 
Cd and Pb was determined by flame atomic absorption method. The water reduction effects of each rain garden 
under each rainfall event were analyzed. By analyzing the water quality and water reduction data, the loads of 
each pollutant under each rainfall event were calculated, and the annually pollutant loads retained by the rain 
garden per unit area were calculated.

Soil sampling collection and analysis method
The collection times of soil samples were November 2018 (1st sampling), November 2019 (2nd sampling), and 
November 2020 (3rd sampling), that is, after the annual flood season. Soil sampling points were set at the inflow 
and lowest points of each rain garden. The collection of soil samples was divided into the following four steps: (i) 
Determined the location of the sampling point, and excavate the surface debris and 0–5 cm soil; (ii) collected soil 
at 5–10 cm (1000 g at each sampling point); (iii) mixed and separated the soil samples by the multiple quartering 
methods (500 g), put the samples in a sealed bag and put them in a low-temperature storage box. Samples were 
shipped to the laboratory as soon as possible and then stored at – 20 °C for preprocessing and further analysis. 
By analyzing soil samples, the accumulation of pollutants and the evolution of microbial communities in rain 
gardens under different drainage types were revealed. The physical and chemical properties of soil include soil 
moisture content (SMC), TN, TP,  NH3–N,  NO3–N, TOC, Cu, Zn, Cd, and Pb. The analyses of soil microbial 
communities were determined using high-throughput sequencing technology. The microbial community assay 
region was 16s rDNA V3 + V4, and the primer sequence was 341F/806R (ACT CCT ACG GGA GGC AGC AG/GGA 
CTA CHVGGG TWT CTAAT). Microbial community analysis indicators included microbial diversity (Chao1 
index, Shannon index) and microbial community  structure28. Differences in all data were tested by analysis of 
variance (ANOVA). Redundancy analysis (RDA) and Procrustes analysis was used to reveal the relationship 
between dominant microorganisms and soil properties.

Results and discussion
Rainfall events monitoring of rain gardens
In the monitoring of rainfall events, not all rainfall events were monitored due to the limitation of climatic con-
ditions and weather uncertainty. From the construction times of each rain garden to October 2020, the number 
of monitored rainfall events and the effect of water reduction are shown in Table 2. The precipitation of rainfall 
ranged from 2 to 98.15 mm across all monitored rainfall events. Since only the drainage-type rain gardens have 
outflows, for the water reduction effects, only RG-1A and RG-2A were compared. The results show that there 

Table 1.  Design parameters and size of rain gardens.

Rain gardens Construction time Stormwater source Garden area  (m2) Catchment area  (m2) Discharge ratio Media
Infiltration 
rate (m/s)

RG-1A/RG-1B November, 2014 Roof 23.55 282 12:1 Planting soil 5.7 ×  10–6

RG-2A/RG-2B October, 2012 Road & Roof 16 155.84 15:1 Planting soil 1.8 ×  10–6

Figure 1.  The site photos of the rain gardens.
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are significant differences between the two rain gardens. The average water volume reduction rates of RG-1A 
reached more than 95%. However, RG-2A was built earlier and operated for a longer time. The runoff pollutants 
accumulated in RG-2A, and were internal blockage, which reduced its water volume reduction  rates29.

Due to the differences in the area and the underlying surface of the rain gardens, the characteristics of rainfall 
runoff received by the rain gardens were also different. The most intuitive manifestation is that the rain gardens 
had different rainfall runoff inflow loads, such as SS, COD, nitrogen, and phosphorus. The inflow loads of RG-1A 
were significantly lower than that of RG-2A. On the one hand, because RG-1A accepted roof runoff, while RG-2A 
accepted road and roof runoff, the concentrations of pollutants in road runoff were much higher than that of 
 roof30. On the other hand, since the area occupied by RG-1A was built relatively recently and there were fewer 
human activities, the impact of human activities on the pollutant load of rainfall runoff was positively correlated. 
The load reduction rates of RG-1A to SS, carbon (COD), nitrogen (TN,  NH3-N,  NO3-N), and phosphorus (TP) 
were basically in the range of 60 to 70%. The load reduction rates of SS, carbon, nitrogen, and phosphorus in 
RG-2A were unstable. This is because RG-2A has been built for a long time, and the facility has entered "old age", 
while the purification ability of pollutants was weak, and the effective pollutant removal ability was  exerted31. 
During the rainfall monitoring processes, the concentrations of Cu, Zn, and Cd in the runoff received by RG-1A 
were not detected, and the concentrations of Pb were also not detected, so the analysis of the reduction effects 
of these loads was not carried out. According to the data that can be monitored, the reduction effects of heavy 
metal load of RG-2A were poor, and the load reduction rates of Cu, Zn, and Cd were about 60% ~ 70%, which 
were consistent with the load reduction effects of SS, COD, nitrogen, and phosphorus. In general, the purification 
effects of RG-1A on runoff pollutants were better than that of RG-2A.

Urban hydrological characteristics, underlying surfaces, and human activities all affected the composition 
and concentration of pollutants in runoff. At the same time, due to the difference in the design parameters of the 
rain gardens, the removal effects of pollutants were different, which ultimately determined the different loads 
of pollutants (SS, COD, nitrogen, phosphorus, and heavy metals) retained by the rain gardens. The design goal 
of the drained rain gardens was to purify and reuse  stormwater32. The inflowing pollutants were not completely 
retained in the rain gardens, and some pollutants were discharged with the drainage system. In the infiltrated 
rain gardens, the rainfall runoff all infiltrated through the soil, which meant that all the pollutants in the inflow 
remained in the rain gardens. Regardless of the drainage type of rain gardens, runoff pollutants entering the 
rain gardens inevitably  accumulated33. Therefore, to maintain the long-term and operation efficiency of rain 
gardens, it is necessary to evaluate the accumulation effects and differences of pollutants in rain gardens with 
different drainage types.

Temporal changes in soil physicochemical properties
Soil moisture contents (SMCs)
Due to different designs of drainage types, the infiltration degree and downward direction of runoff after enter-
ing rain gardens. Figure 2a shows the infiltration process of stormwater runoff after entering the drained and 
infiltrated rain gardens. In infiltrated rain gardens, stormwater runoff flows down mainly through soil, and the 
whole infiltration process is vertically downward. In drained rain gardens, the water flows to the drainage pipe 
at the bottom of the rain garden. The difference in drainage types affected the water transport in the rain garden. 
The changes in SMC in rain gardens with different drainage types are shown in Fig. 2b. The drained and infiltrated 
rain gardens showed significant differences in SMC. In three consecutive years of monitoring, the SMCs of the 
drained rain gardens (RG-1A and RG-2A) were always higher than that of the infiltrated rain gardens (RG-1B 
and RG-2B), with the SMCs of the drained ones were 102–112% of that of the infiltrated ones. Due to the different 

Table 2.  Rainfall events monitoring and runoff treatment effects of rain gardens. *Rainfall ratings are classified 
by the National Meteorological Department according to the precipitation within 24 h, and are divided into 
light rain (0.1–10 mm), moderate rain (10–25 mm), heavy rain (25 – 50 mm), intense rain (> 50 mm).

Rain gardens
Rainfall events 
monitoring

Number of rainfall 
events

Number and rating of 
rainfall events*

Water reduction rate: 
min–max (mean)

RG-1A/RG-1B 2015/5–2020/10 46
17 light rains, 19 
moderate rains, 9 
heavy rains, and 1 
intense rain

36.2–100% (96.9%)

–

RG-2A/RG-2B 2013/5–2020/10 49
19 light rains, 17 
moderate rains, and 13 
heavy rains

11.9–100% (61.1%)

–

Rain gardens
Pollutant load, kg/
(hm2·year)

Water quality indicators

SS TN TP NH3–N NO3–N COD Cu Zn Cd Pb

RG-1A

Lin 304.82 13.28 1.89 3.07 4.31 352.46 – – – –

Lout 108.17 4.18 0.67 1.12 1.48 133.89 – – – –

Lretention 196.66 9.11 1.22 1.95 2.82 218.57 – – – –

RG-2A

Lin 1270.80 63.07 4.67 23.36 28.03 1128.30 0.34 1.36 0.95 –

Lout 487.37 29.66 2.39 8.77 15.28 479.06 0.14 0.48 0.28 –

Lretention 783.43 33.41 2.29 14.59 12.75 649.24 0.20 0.88 0.67 –
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infiltration ways in rain gardens with different drainage types, runoff in infiltrated rain gardens penetrated into 
the deep soil, but in drained rain gardens, runoff didn’t penetrate into the soil and stayed for a longer time due 
to the limited outflow from drainage pipes. Stormwater runoff had longer hydraulic retention times (HRT) in 
drained rain  gardens18 and gradually infiltrated down the drains in the gardens for eventual discharge. In infil-
trated rain gardens, runoff gradually infiltrated downwards to achieve the goal of recharging groundwater. Since 
water transport in rain gardens was highly correlated with pollutant transport and transformation  processes34, 
the differences in drainage types led to differences in the accumulation levels of pollutants in rain gardens.

Soil carbon, nitrogen, and phosphorus contents
Rain gardens can efficiently receive stormwater runoff and effectively remove runoff pollutants through the soil/
media-plant-microbial  systems35. In the long-term operation of the rain gardens, the accumulation of runoff 
pollutants affected the contents of carbon (TOC), nitrogen (TN,  NH3-N,  NO3-N), and phosphorus (TP) in the 
 soil36. The changes in soil carbon, nitrogen, and phosphorus in the long-term operation of rain gardens with 
different drainage types are shown in Fig. 3. The effects of drainage type on the soil TOC contents in the rain 
gardens were particularly significant, and the TOC contents of the drained rain gardens were significantly higher 
than that of the infiltrated rain gardens. Especially RG-2A and RG-2B, the TOC contents of RG-2A were > 1.72 
times more than RG-2B, while the highest was 1.98 times (3rd sampling). The runoff intercepted in the drained 
rain gardens migrated to the drainage pipeline, but this also caused runoff pollutants to migrate downward, and 
more organic pollutants accumulated on the soil  surface37. However, due to the long interval between the two 
samplings, the stormwater in the infiltrated rain gardens had enough time to slowly infiltrate, the organic carbon 
in the facility gradually migrated downward, and the TOC contents level of the surface layer 0–20 cm was low. The 
load reduction of TP in the runoff by rain gardens was mainly attributable to the reduction of runoff  volume38. 
Since the purification effects of TP in runoff by the rain gardens were not very good, the changes in TP contents 
in soil fluctuate greatly. There was no significant correlation between drainage types and soil TP contents.

Figure 3b shows the changing trends of soil nitrogen in the rain gardens. The TN contents in the four rain 
gardens fluctuated greatly, but the drainage type did not have significant effects on the TN contents. TN in rain 
gardens was mainly affected by the runoff load caused by human activities, and the type of underlying  surface39. 
However, there was no significant difference in inflow load between the rain gardens involved in this study. 
Therefore, the effects of different drainage types on the TN contents in rain gardens were not very large. The 
 NH3-N contents in the four rain gardens had little difference. RG-1A, RG-1B, and RG-2B showed continuous 

Figure 2.  (a) The infiltration processes in rain gardens with different drainage types. (b) The SMC changes in 
rain gardens with different drainage types.
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accumulation trends, while the  NH3–N contents of RG-1A did not change much, and generally showed an 
increase first and then decreasing trend. The  NH3-N contents showed less volatility indicating that there was less 
effective nitrification in rain  gardens11. The soil  NO3-N contents of drained rain gardens were higher than infil-
trated rain gardens. The  NO3-N contents of RG-1A were 1.13 times (average) than that of RG-1B, and the  NO3-N 
contents of RG-2A were 1.31 times (average) of RG-2B.  NO3–N in soil was mainly removed by denitrification 
(denitrifying bacteria), and most denitrifying bacteria are anaerobic bacteria. Since the runoff in the infiltrated 
rain gardens was in the process of gradual infiltration, the denitrifying bacteria in the soil can effectively degrade 
 NO3-N, so the  NO3-N contents in the infiltrated rain gardens were low.

Soil heavy metals contents
Heavy metals and other pollutants contained in rainfall runoff can be quickly absorbed and removed by the soil 
in the rain gardens after runoff gathering in rain gardens. However, heavy metals also gradually accumulate in 
rain  gardens40. Figure 4 shows the contents of heavy metals in rain gardens with different drainage types. The 
contents of Cu, Zn, and Pb in the four rain gardens showed gradual increase trends, and heavy metals showed 
accumulation characteristics under the long-term operation of the rain gardens. Comparing the effects of the 
drainage type on the Cu, it was found that the differences between RG-1A and RG-1B, RG-2A, and RG-2B were 
small, and the drainage type had no significant effects on the accumulation of Cu. The changes in Zn in rain 
gardens were similar to TOC, that is, the contents of Zn in drained rain gardens were significantly higher than 
that in infiltrated rain gardens. The contents of Cd in the four rain gardens did not change much (in the range of 
0.12–0.28 mg/kg), and there was no significant accumulation. The Pb in stormwater runoff mainly comes from 
pollution sources such as automobile  exhaust21, and RG-2A and RG-2B received stormwater mainly as road 
runoff. For this reason, there was an accumulation of Pb in RG-2A and RG-2B, and the contents of Pb gradually 
increased with operation time. Soil organic matter can effectively adsorb heavy metals in runoff. Since heavy 

Figure 3.  Carbon, nitrogen, and phosphorus contents in rain gardens with different drained types.

Figure 4.  The contents of heavy metals in rain gardens with different drainage types.
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metals in runoff had longer HRTs to combine with soil organic matter in drained rain gardens, the accumula-
tion levels of heavy metals were higher than those infiltrated ones. Heavy metals are difficult to degrade in the 
environment, and are easily enriched in living organisms and difficulties in treatment. Therefore, the increasing 
heavy metal contents in rain gardens had strong harmful effects on the environment and ecosystems, and even 
harmed plants, microorganisms, and humans. In general, under the long-term operation of rain gardens, heavy 
metals showed trends of accumulation over time. The differences in drainage type led to the accumulation of Zn 
and Pb in drained rain gardens higher than those in infiltrated rain gardens.

Microbial community evolution
Microbial diversity
The fluctuation of the soil ecosystem affected the growth environment of soil microorganisms. If the plants and 
microorganisms are not in the most suitable growth environment, their degradation effect on pollutants will 
become worse over time, affecting the operation efficiency of rain gardens. In this study, different drainage types 
affected the water and pollutants migration and transformation processes in rain gardens, which were mainly 
reflected in the differences in SMCs and pollutant contents. The accumulation of pollutants was bound to affect 
the living environment of microorganisms in rain gardens and led to changes in the microbial community. Fig-
ure 5 reveals the changes in microbial diversity of rain gardens with different drainage types. With the increase 
in operating time, the Chao1 and Shannon indexes in the four rain gardens showed decreasing trends, and the 
microbial diversities in RG-2A/RG-2B were always lower than that in RG-1A/RG-1B. In the long-term operation 
of green infrastructure such as rain gardens, the microbial species tended to be single, while the microbial diversi-
ties were negatively correlated with the operation  time40. Although the microbial diversities gradually decreased 
throughout the monitoring period, the rain gardens RG-1A and RG-1B with different drainage types also showed 
differences. At the first sampling (2018/11), both Chao1 and Shannon indexes in RG-1A were higher than those 
in RG-1B. However, by the third sampling (2020/11), the accumulation of pollutants in RG-1B, especially the 
accumulation of heavy metals, was lower than that of RG-1A. This resulted in significantly greater decreases in 
Chao1 and Shannon indexes in RG-1A than in RG-1B. Comparing RG-2A and RG-2B, the Chao1 and Shannon 
indexes in the two rain gardens did not show significant differences. The reason is that since the two rain gardens 
were built in 2012 and have been in operation for a long time, pollutants have accumulated in the rain gardens 
and caused a certain degree of hardening/clogging of the  soil41. After the runoff entered the rain gardens, it was 
stored in the ponding layer, and the effects of the drainage types on the microbial diversities were lower than the 
effect of the operation time. The microbial ecosystems in the two rain gardens were completely stabilized, and the 
diversities were no longer reduced. Soil microbial communities (diversity and community structure) are impor-
tant indexes to evaluate soil health, which can effectively reflect soil environmental changes. Due to the changes 
in soil properties, the soil ecosystem changes, especially the soil microorganisms are affected by the changes in 
soil properties. After the rain gardens were built, the differences in drainage types had significant impacts on the 
microbial diversities. Since the accumulation of pollutants in the drained rain gardens was significantly higher 
than that of the infiltrated rain gardens, it led to significantly higher reductions in microbial diversities of drained 
rain gardens than infiltrated rain gardens. Microbial diversities effectively reflected the pollutant accumulation 
level in rain gardens, and microbial diversity indexes were negatively correlated with pollutant accumulation 
levels. However, after the long-term operation, the most critical factor affecting the microbial diversities was the 
operation time of the rain gardens, and the influence of the drainage types was negligible.

Microbial community structure
Microbial community structures at the phylum level and genus level of rain gardens with different drainage types 
were analyzed, and the results were shown in Fig. 6a,b. In the four rain gardens, the relative abundances of the 
10 dominant bacteria phyla accounted for more than 92% of the total sequences. The total relative abundances 
of Proteobacteria (32.27–1.06%), Bacteroidetes (13.18–22.30%), Acidobacteria (10.26–21.83%), Actinobacteria 

Figure 5.  The changes in microbial diversity of rain gardens with different drainage types.
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(3.01–10.32%) and Verrucomicrobia (2.25–9.77%) were more than 80%. With the increase in operation time, the 
relative abundances of Proteobacteria in the four gardens showed a trend of increasing continuously, with the least 
increasing degree of 7.69% (RG-1A) and the largest increasing degree of RG-2A (18.79%). Bacteroidetes in RG-1A 
and RG-1B showed decreasing trends, while RG-2A and RG-2B were on the contrary. The relative abundances 
of Bacteroidetes in the third sampling were significantly increased compared with that in the first sampling. The 
relative abundances of Gemmatimonadetes and Verrucomicrobia decreased while that of Firmicutes increased 
in the four rain gardens. For the whole monitoring period, the distribution of microbial species in RG-1A and 
RG-1B, RG-2A, and RG-2B did not show significant differences, and the changes of dominant bacteria at the 
phylum level were the same, and the influences of drainage types on microorganisms were not significant.

Acidibacter, Flavobacterium, Nocardioides, Pseudomonas, and Sphingomonas were dominant genera in the 
four rain gardens during the first sampling. However, the relative abundances of these five microorganisms 
showed different trends during facility operation. Acidibacter and Sphingomonas showed increasing trends in 
the four rain gardens, with the relative abundances of Acidibacter and Sphingomonas in the third sampling being 
2.52 ~ 3.34 times and 1.40 ~ 5.38 times higher than that at the first sampling, respectively. Sphingomonas can 
metabolically grow and survive in low nutrient conditions by using organic  compounds22, and the increasing 
relative abundances of Sphingomonas also reflect the accumulation of runoff pollutants in rain  gardens42. Most 
of the accumulated pollutants were heavy metals and other harmful pollutants. The accumulation of pollutants 

Figure 6.  Microbial community structures of rain gardens with different drainage types.
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destroyed the original habitat of the garden and made the microorganisms in the rain garden under low nutrient 
 conditions43. The abundance of Flavobacterium, Nocardioides, and Pseudomonas decreased with the operation of 
the rain garden. The decrease degrees were significant for Flavobacterium and Pseudomonas, and both of these 
microorganisms play a key role in nitrogen and phosphorus  removal44. The decrease in its relative abundances 
significantly inhibited the removal of N and P in rain gardens. The influences of different drainage types on 
rain gardens were mainly reflected in the difference in the infiltration mode and degree of stormwater runoff 
inside the  facilities28, which mainly affected the water contents and also led to the different degrees of pollutant 
accumulation in the facilities.

Analysis of dominant microorganisms and soil properties
RDA and Procrustes analysis was used to reveal the correlation between environmental factors and dominant 
microorganisms in rain gardens with different drainage types, and the results are shown in Fig. 7a and b. The 
effects of SMC and TOC on dominant microorganisms were the same, with significant positive correlations with 
Lysobacter and Sphingomonas, and significant negative correlations with Pseudomonas. TP was significantly 
negatively correlated with Ramlibacter,  NH3-N was negatively correlated with Bacillus,  NO3-N was negatively 
correlated with Chryseolinea, and TN was positively correlated with Steroidobacter. Caused of the different 
drainage types, the rain gardens showed the differences between SWC and TOC. The SMC and TOC of drained 
rain gardens were higher than those of infiltrated rain gardens in the same period. Lysobacter (mainly grown in 

Figure 7.  Correlation between dominant microorganisms and environmental factors in rain gardens with 
different drainage types.
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soil, decaying organic matter, and freshwater, influenced by soil type and seasonal factors) and Sphingomonas 
(typical industrial pollutant and environmental pollutant degradation functional bacteria) were significantly 
positively correlated with SMC and TOC, which also indicated that these two functional microorganisms in 
the drained rain gardens were higher than that of infiltrated rain gardens. Pseudomonas, as one of the typical 
bacterial strains capable of degrading organic pollutants in the environment, has higher relative abundances in 
the infiltrated rain gardens due to its negative correlation with SMC and TOC. It also means that the removal 
ability of organic matter in the infiltrated rain gardens was stronger than that in the drained rain gardens. Cu, 
Zn, and Cd showed correlations with the most dominant microorganisms. Zn was positively correlated with 
Steroidobacter, Cd was negatively correlated with Acidibacter, and Cu was positively correlated with Ramlibac-
ter and negatively correlated with Opitutus. Procrustes analysis is used to analyze the correlation between the 
dominant microorganisms and environmental factors. In Fig. 7b different colors represent different rain gardens, 
and the circle (type1) represents the quadrat points from the environmental factor PCA mapped in the main 
orthogonal axis. Triangles from the quadrat points of the dominant microorganisms’ composition PCA map 
points in the oblique orthogonal axis. The shorter the line segment, the smaller the residual value and the higher 
the consistency.  M2 is the sum of squares of residuals, and the smaller  M2 is, the better the consistency of the two 
groups of data is. The potential relationships between environmental factors and dominant microorganisms in 
different rain gardens showed good consistencies (P < 0.05), and were significantly related. In this study, Cu, Zn, 
Cd and Pb content in rain gardens was investigated. The accumulation levels of heavy metals in the drained rain 
gardens were higher than that in the infiltrated rain gardens, and the correlations between heavy metals and the 
most dominant microorganisms were significant, which means that the accumulation of heavy metals led to 
changes in the abundances of dominant  microorganisms45. With the continuous increase of operation time, the 
accumulation level of heavy metals in the rain garden continued to rise, and the microbial communities tended 
to the population that could tolerate heavy metals. When microbial populations become homogeneous, the 
internal micro-ecosystems of the drained rain gardens were in unstable states.

Suggestions on the construction and management of rain gardens
Different drainage types affected soil properties, which meant that rain gardens needed to be built with the 
actual application area in mind. In urban roadside areas, it is considered to build infiltrated rain gardens to 
reduce the accumulation risk of heavy metals due to the high contents of heavy metals in the runoff. In urban 
residential areas, it is considered to construct drained rain gardens, while the higher SWC and TOC can ensure 
the growth of plants, and enhance the improvement of urban green space in the living environment. Although 
rain gardens are widely used in urban stormwater management, their management cannot be separated from 
public awareness and community involvement. When rain gardens run for too long, their infiltration capacity 
and ecosystem level will be reduced due to blockage and other phenomena, so the public and the community 
should supervise and give feedback the first time. When rain gardens reach the end of their useful life, their 
impact on the urban environment will be negative. The efficiency evaluation of rain gardens under long-term 
operation can effectively improve the efficiency of rain garden management. The management should try to 
establish a rain garden efficiency evaluation system that includes multiple indicators. For example, in this study, 
it can be clearly found that soil microbial activity can effectively reflect the operation effect of rain gardens. 
While microbial diversity was poor and the microbial community tended to be single, the accumulation levels 
of heavy metal were high. Therefore, in the construction and management of rain gardens, the actual monitoring 
results are used to establish an engineering technology model including "reasonable construction—supervision 
feedback—efficiency evaluation".

Conclusions
The study of pollutant accumulation and ecosystem changes in stormwater treatment facilities under long-term 
operation can effectively evaluate the operation efficiency and life of the facilities. Due to different drainage 
types, there were significant differences in pollutant accumulation and microbial community changes between 
infiltrated and drained rain gardens. SWC and TOC of drained rain gardens were always higher than those of 
infiltrated rain gardens, which resulted in different habitats in different rain gardens. With the increase in opera-
tion time, heavy metals in rain gardens showed gradual accumulation trends. The accumulation levels of Zn 
and Pb in drained rain gardens were higher than those infiltrated rain gardens due to different drainage types. 
The microbial diversities of drained rain gardens were lower than that of infiltrated ones, but the difference in 
diversities in rain gardens did not increase under long-term operation. The changes in microbial communities in 
different rain gardens were the same, and the influences of drainage types on microorganisms were not signifi-
cant. However, the accumulation of heavy metals led to significant changes in the abundance of some dominant 
microorganisms. In conclusion, differences in SWC and TOC in rain gardens caused by different drainage types 
led to differences in pollutant accumulation levels (especially heavy metals) and microbial communities, leading 
to unstable states of the rain garden ecosystem under long-term operation. In the context of sustainable urban 
development, the results can provide a theoretical basis and technical support for urban stormwater management 
construction. In the construction and management of rain gardens, it is recommended to establish an engineering 
technology model including “reasonable construction—supervision feedback—efficiency evaluation”.

Data availability
The datasets analyzed during the current study are available in the [NSBI] repository [https:// submit. ncbi. nlm. 
nih. gov/ subs/ sra/ SUB13 689301].

https://submit.ncbi.nlm.nih.gov/subs/sra/SUB13689301
https://submit.ncbi.nlm.nih.gov/subs/sra/SUB13689301


11

Vol.:(0123456789)

Scientific Reports |            (2024) 14:2  | https://doi.org/10.1038/s41598-023-48255-6

www.nature.com/scientificreports/

Received: 11 July 2023; Accepted: 24 November 2023

References
 1. Wang, J. et al. Performance synergism of pervious pavement on stormwater management and urban heat island mitigation: A 

review of its benefits, key parameters, and co-benefits approach. Water Res. 221, 118755. https:// doi. org/ 10. 1016/j. watres. 2022. 
118755 (2022).

 2. Alim, M. A. et al. Green roof as an effective tool for sustainable urban development: An Australian perspective in relation to 
stormwater and building energy management. J. Clean. Prod. 362, 132561. https:// doi. org/ 10. 1016/j. jclep ro. 2022. 132561 (2022).

 3. Zhang, Z., Li, J., Jiang, C., Li, Y. & Zhang, J. Impact of nutrient removal on microbial community in bioretention facilities with 
different underlying types/built times at field scale. Ecol. Eng. 176, 106542. https:// doi. org/ 10. 1016/j. ecole ng. 2022. 106542 (2022).

 4. De Macedo, M. et al. Low impact development practices in the context of united nations sustainable development goals: A new 
concept, lessons learned and challenges. Crit. Rev. Environ. Sci. Technol. 52(14), 2538–2581. https:// doi. org/ 10. 1080/ 10643 389. 
2021. 18868 89 (2022).

 5. Guo, C., Li, J., Li, H. & Li, Y. Influences of stormwater concentration infiltration on the heavy metal contents of soil in rain gardens. 
Water Sci. Technol. 81(5), 1039–1051. https:// doi. org/ 10. 2166/ wst. 2020. 189 (2020).

 6. Iftekhar, M. S., Zhang, F., Polyakov, M., Fogarty, J. & Burton, M. Non-market values of water sensitive urban designs: A case study 
on rain gardens. Water Resour. Econ. 34, 100178. https:// doi. org/ 10. 1016/j. wre. 2021. 100178 (2021).

 7. Laukli, K., Gamborg, M., Haraldsen, T. K. & Vike, E. Soil and plant selection for rain gardens along streets and roads in cold cli-
mates: Simulated cyclic flooding and real-scale studies of five herbaceous perennial species. Urban For. Urban Green. 68, 127477. 
https:// doi. org/ 10. 1016/j. ufug. 2022. 127477 (2022).

 8. Jiang, C., Li, J., Hu, Y., Yao, Y. & Li, H. Construction of water-soil-plant system for rainfall vertical connection in the concept of 
sponge city: A review. J. Hydrol. 605, 127327. https:// doi. org/ 10. 1016/j. jhydr ol. 2021. 127327 (2022).

 9. Yang, F., Fu, D., Zevenbergen, C. & Rene, E. R. A comprehensive review on the long-term performance of stormwater biofiltration 
systems (SBS): Operational challenges and future directions. J. Environ. Manag. 302, 113956. https:// doi. org/ 10. 1016/j. jenvm an. 
2021. 113956 (2022).

 10. Kasprzyk, M. et al. Technical solutions and benefits of introducing rain gardens—Gdańsk case study. Sci. Total Environ. 835, 
155487. https:// doi. org/ 10. 1016/j. scito tenv. 2022. 155487 (2022).

 11. Jiang, C., Li, J., Li, H. & Li, Y. Remediation and accumulation characteristics of dissolved pollutants for stormwater in improved 
bioretention basins. Sci. Total Environ. 685, 763–771. https:// doi. org/ 10. 1016/j. scito tenv. 2019. 06. 246 (2019).

 12. Laukli, K., Vinje, H., Haraldsen, T. K. & Vike, E. Plant selection for roadside rain gardens in cold climates using real-scale studies 
of thirty-one herbaceous perennials. Urban For. Urban Green. 78, 127759. https:// doi. org/ 10. 1016/j. ufug. 2022. 127759 (2022).

 13. Zuo, X., Zhang, H. & Yu, J. Microbial diversity for the improvement of nitrogen removal in stormwater bioretention cells with 
three aquatic plants. Chemosphere 244, 125626. https:// doi. org/ 10. 1016/j. chemo sphere. 2019. 125626 (2020).

 14. Li, J., Liu, F. & Li, Y. Simulation and design optimization of rain gardens via DRAINMOD and response surface methodology. J. 
Hydrol. 585, 124788. https:// doi. org/ 10. 1016/j. jhydr ol. 2020. 124788 (2020).

 15. Li, J., Zhao, R., Li, Y. & Li, H. Simulation and optimization of layered bioretention facilities by HYDRUS-1D model and response 
surface methodology. J. Hydrol. 586, 124813. https:// doi. org/ 10. 1016/j. jhydr ol. 2020. 124813 (2020).

 16. Johnston, M. R., Balster, N. J. & Thompson, A. M. Vegetation alters soil water drainage and retention of replicate rain gardens. 
Water 12(11), 3151. https:// doi. org/ 10. 3390/ w1211 3151 (2020).

 17. Voisin, J., Cournoyer, B., Vienney, A. & Mermillod-Blondin, F. Aquifer recharge with stormwater runoff in urban areas: Influence of 
vadose zone thickness on nutrient and bacterial transfers from the surface of infiltration basins to groundwater. Sci. Total Environ. 
637–638, 1496–1507. https:// doi. org/ 10. 1016/j. scito tenv. 2018. 05. 094 (2018).

 18. Rashid, A. R. M., Bhuiyan, M. A., Pramanik, B. & Jayasuriya, N. A comparison of environmental impacts between rainwater har-
vesting and rain garden scenarios. Process Saf. Environm. Prot. 159, 198–212. https:// doi. org/ 10. 1016/j. psep. 2021. 12. 047 (2022).

 19. Zhou, Z. & Guo, Q. Drainage alternatives for rain gardens on subsoil of low permeability: Balance among ponding time, soil 
moisture, and runoff reduction. J. Sustain. Water Built Environ. https:// doi. org/ 10. 1061/ JSWBAY. 00009 88 (2022).

 20. Jiang, C., Li, J., Li, H., Li, Y. & Zhang, Z. Low-impact development facilities for stormwater runoff treatment: Field monitoring and 
assessment in Xi’an area, China. J. Hydrol. 585, 124803. https:// doi. org/ 10. 1016/j. jhydr ol. 2020. 124803 (2020).

 21. Esfandiar, N., Suri, R. & McKenzie, E. R. Competitive sorption of Cd, Cr, Cu, Ni, Pb and Zn from stormwater runoff by five low-
cost sorbents; Effects of co-contaminants, humic acid, salinity and pH. J. Hazard. Mater. 423, 126938. https:// doi. org/ 10. 1016/j. 
jhazm at. 2021. 126938 (2022).

 22. Mehmood, T., Lu, J., Liu, C. & Gaurav, G. K. Organics removal and microbial interaction attributes of zeolite and ceramsite assisted 
bioretention system in copper-contaminated stormwater treatment. J. Environ. Manag. 292, 112654. https:// doi. org/ 10. 1016/j. 
jenvm an. 2021. 112654 (2021).

 23. Al-Ameri, M. et al. Accumulation of heavy metals in stormwater bioretention media: A field study of temporal and spatial varia-
tion. J. Hydrol. 567, 721–731. https:// doi. org/ 10. 1016/j. jhydr ol. 2018. 03. 027 (2018).

 24. Li, Y., Fu, H., Zhang, J., Zhang, Z. & Li, J. Study of pollutant accumulation characteristics and microbial community impact at three 
bioretention facilities. Environ. Sci. Pollut. Res. 28(32), 44389–44407. https:// doi. org/ 10. 1007/ s11356- 021- 13801-0 (2021).

 25. Zhang, Z., Li, J., Li, Y., Zhao, L. & Duan, X. Accumulation of polycyclic aromatic hydrocarbons in the road green infrastructures of 
sponge city in Northwestern China: Distribution, risk assessments and microbial community impacts. J. Clean. Prod. 350, 131494. 
https:// doi. org/ 10. 1016/j. jclep ro. 2022. 131494 (2022).

 26. Wang, H., Sun, Y., Zhang, L., Wang, W. & Guan, Y. Enhanced nitrogen removal and mitigation of nitrous oxide emission potential 
in a lab-scale rain garden with internal water storage. J. Water Process Eng. 42, 102147. https:// doi. org/ 10. 1016/j. jwpe. 2021. 102147 
(2021).

 27. Hong, J., Geronimo, F. K., Choi, H. & Kim, L.-H. Impacts of nonpoint source pollutants on microbial community in rain gardens. 
Chemosphere 209, 20–27. https:// doi. org/ 10. 1016/j. chemo sphere. 2018. 06. 062 (2018).

 28. Zhang, Z. et al. Assessment on the cumulative effect of pollutants and the evolution of micro-ecosystems in bioretention systems 
with different media. Ecotoxicol. Environ. Saf. 228, 112957. https:// doi. org/ 10. 1016/j. ecoenv. 2021. 112957 (2021).

 29. Tirpak, R. A. et al. Conventional and amended bioretention soil media for targeted pollutant treatment: A critical review to guide 
the state of the practice. Water Res. 189, 116648. https:// doi. org/ 10. 1016/j. watres. 2020. 116648 (2021).

 30. De Buyck, P. J., Van Hulle, S. W. H., Dumoulin, A. & Rousseau, D. P. L. Roof runoff contamination: A review on pollutant nature, 
material leaching and deposition. Rev. Environ. Sci. Bio/Technol. 20(2), 549–606. https:// doi. org/ 10. 1007/ s11157- 021- 09567-z 
(2021).

 31. Mehmood, T. et al. A review on plant-microbial interactions, functions, mechanisms and emerging trends in bioretention system 
to improve multi-contaminated stormwater treatment. J. Environ. Manag. 294, 113108. https:// doi. org/ 10. 1016/j. jenvm an. 2021. 
113108 (2021).

 32. Burszta-Adamiak, E., Biniak-Pieróg, M., Dąbek, P. B. & Sternik, A. Rain garden hydrological performance—Responses to real 
rainfall events. Sci. Total Environ. 887, 164153. https:// doi. org/ 10. 1016/j. scito tenv. 2023. 164153 (2023).

https://doi.org/10.1016/j.watres.2022.118755
https://doi.org/10.1016/j.watres.2022.118755
https://doi.org/10.1016/j.jclepro.2022.132561
https://doi.org/10.1016/j.ecoleng.2022.106542
https://doi.org/10.1080/10643389.2021.1886889
https://doi.org/10.1080/10643389.2021.1886889
https://doi.org/10.2166/wst.2020.189
https://doi.org/10.1016/j.wre.2021.100178
https://doi.org/10.1016/j.ufug.2022.127477
https://doi.org/10.1016/j.jhydrol.2021.127327
https://doi.org/10.1016/j.jenvman.2021.113956
https://doi.org/10.1016/j.jenvman.2021.113956
https://doi.org/10.1016/j.scitotenv.2022.155487
https://doi.org/10.1016/j.scitotenv.2019.06.246
https://doi.org/10.1016/j.ufug.2022.127759
https://doi.org/10.1016/j.chemosphere.2019.125626
https://doi.org/10.1016/j.jhydrol.2020.124788
https://doi.org/10.1016/j.jhydrol.2020.124813
https://doi.org/10.3390/w12113151
https://doi.org/10.1016/j.scitotenv.2018.05.094
https://doi.org/10.1016/j.psep.2021.12.047
https://doi.org/10.1061/JSWBAY.0000988
https://doi.org/10.1016/j.jhydrol.2020.124803
https://doi.org/10.1016/j.jhazmat.2021.126938
https://doi.org/10.1016/j.jhazmat.2021.126938
https://doi.org/10.1016/j.jenvman.2021.112654
https://doi.org/10.1016/j.jenvman.2021.112654
https://doi.org/10.1016/j.jhydrol.2018.03.027
https://doi.org/10.1007/s11356-021-13801-0
https://doi.org/10.1016/j.jclepro.2022.131494
https://doi.org/10.1016/j.jwpe.2021.102147
https://doi.org/10.1016/j.chemosphere.2018.06.062
https://doi.org/10.1016/j.ecoenv.2021.112957
https://doi.org/10.1016/j.watres.2020.116648
https://doi.org/10.1007/s11157-021-09567-z
https://doi.org/10.1016/j.jenvman.2021.113108
https://doi.org/10.1016/j.jenvman.2021.113108
https://doi.org/10.1016/j.scitotenv.2023.164153


12

Vol:.(1234567890)

Scientific Reports |            (2024) 14:2  | https://doi.org/10.1038/s41598-023-48255-6

www.nature.com/scientificreports/

 33. Tedoldi, D., Chebbo, G., Pierlot, D., Kovacs, Y. & Gromaire, M.-C. Impact of runoff infiltration on contaminant accumulation and 
transport in the soil/filter media of sustainable urban drainage systems: A literature review. Sci. Total Environ. 569–570, 904–926. 
https:// doi. org/ 10. 1016/j. scito tenv. 2016. 04. 215 (2016).

 34. Beryani, A. et al. Survey of the operational status of twenty-six urban stormwater biofilter facilities in Sweden. J. Environ. Manag. 
297, 113375. https:// doi. org/ 10. 1016/j. jenvm an. 2021. 113375 (2021).

 35. Skorobogatov, A., He, J., Chu, A., Valeo, C. & van Duin, B. The impact of media, plants and their interactions on bioretention 
performance: A review. Sci. Total Environ. 715, 136918. https:// doi. org/ 10. 1016/j. scito tenv. 2020. 136918 (2020).

 36. Goh, H. W. et al. A review of bioretention components and nutrient removal under different climates—Future directions for trop-
ics. Environ. Sci. Pollut. Res. 26(15), 14904–14919. https:// doi. org/ 10. 1007/ s11356- 019- 05041-0 (2019).

 37. Ge, M., Huang, Y., Zhu, Y., Kim, M. & Cui, X. Examining the microclimate pattern and related spatial perception of the urban 
stormwater management landscape: The case of rain gardens. Atmosphere 14(7), 1138. https:// doi. org/ 10. 3390/ atmos 14071 138 
(2023).

 38. Xu, D. et al. Water treatment residual: A critical review of its applications on pollutant removal from stormwater runoff and future 
perspectives. J. Environ. Manag. 259, 109649. https:// doi. org/ 10. 1016/j. jenvm an. 2019. 109649 (2020).

 39. Guo, C., Li, J., Li, H. & Li, Y. Influences of stormwater concentration infiltration on soil nitrogen, phosphorus, TOC and their rela-
tions with enzyme activity in rain garden. Chemosphere 233, 207–215. https:// doi. org/ 10. 1016/j. chemo sphere. 2019. 05. 236 (2019).

 40. Liu, L. et al. Woodchips bioretention column for stormwater treatment: Nitrogen removal performance, carbon source and micro-
bial community analysis. Chemosphere 285, 131519. https:// doi. org/ 10. 1016/j. chemo sphere. 2021. 131519 (2021).

 41. Liu, C., Lu, J., Liu, J., Mehmood, T. & Chen, W. Effects of lead (Pb) in stormwater runoff on the microbial characteristics and 
organics removal in bioretention systems. Chemosphere 253, 126721. https:// doi. org/ 10. 1016/j. chemo sphere. 2020. 126721 (2020).

 42. Xu, Y. et al. Enhanced removal of sulfamethoxazole and tetracycline in bioretention cells amended with activated carbon and 
zero-valent iron: System performance and microbial community. Sci. Total Environ. 797, 148992. https:// doi. org/ 10. 1016/j. scito 
tenv. 2021. 148992 (2021).

 43. Chu, Y., Yang, L., Wang, X., Wang, X. & Zhou, Y. Research on distribution characteristics, influencing factors, and maintenance 
effects of heavy metal accumulation in bioretention systems: Critical review. J. Sustain. Water Built Environ. https:// doi. org/ 10. 
1061/ JSWBAY. 00009 30 (2021).

 44. He, W. et al. Nutrient removal performance and microbial community analysis of amended bioretention column for rainwater 
runoff treatment. J. Clean. Prod. 374, 133974. https:// doi. org/ 10. 1016/j. jclep ro. 2022. 133974 (2022).

 45. Li, C. et al. Effects of different types of plants on runoff reduction and suspended solids removal in rain gardens. J. Environ. Eng. 
Landsc. Manag. 31(2), 113–120. https:// doi. org/ 10. 3846/ jeelm. 2023. 19016 (2023).

Acknowledgements
This work was financially supported by the Fundamental Research Funds for the Central Universities, CHD, 
Shaanxi Key Laboratory of Land Consolidation (300102353505 and 300102352504), the Natural Science Basic 
Research Program of Shaanxi (2023-JC-QN-0343), and the Scientific Research Item of Shaanxi Provincial Land 
Engineering Construction Group (DJNY2023-YB-31).

Author contributions
Z.Z. Validation, Formal analysis, Data curation, Writing—original draft. Y.Z. Methodology, Writing—review & 
editing. J.L. Conceptualization, Funding acquisition, Writing—review & editing. Y.S. Writing—review & editing. 
Z.L. Formal analysis, Data curation.

Competing interests 
The authors declare no competing interests.

Additional information
Correspondence and requests for materials should be addressed to Y.Z. or J.L.

Reprints and permissions information is available at www.nature.com/reprints.

Publisher’s note Springer Nature remains neutral with regard to jurisdictional claims in published maps and 
institutional affiliations.

Open Access  This article is licensed under a Creative Commons Attribution 4.0 International 
License, which permits use, sharing, adaptation, distribution and reproduction in any medium or 

format, as long as you give appropriate credit to the original author(s) and the source, provide a link to the 
Creative Commons licence, and indicate if changes were made. The images or other third party material in this 
article are included in the article’s Creative Commons licence, unless indicated otherwise in a credit line to the 
material. If material is not included in the article’s Creative Commons licence and your intended use is not 
permitted by statutory regulation or exceeds the permitted use, you will need to obtain permission directly from 
the copyright holder. To view a copy of this licence, visit http:// creat iveco mmons. org/ licen ses/ by/4. 0/.

© The Author(s) 2024

https://doi.org/10.1016/j.scitotenv.2016.04.215
https://doi.org/10.1016/j.jenvman.2021.113375
https://doi.org/10.1016/j.scitotenv.2020.136918
https://doi.org/10.1007/s11356-019-05041-0
https://doi.org/10.3390/atmos14071138
https://doi.org/10.1016/j.jenvman.2019.109649
https://doi.org/10.1016/j.chemosphere.2019.05.236
https://doi.org/10.1016/j.chemosphere.2021.131519
https://doi.org/10.1016/j.chemosphere.2020.126721
https://doi.org/10.1016/j.scitotenv.2021.148992
https://doi.org/10.1016/j.scitotenv.2021.148992
https://doi.org/10.1061/JSWBAY.0000930
https://doi.org/10.1061/JSWBAY.0000930
https://doi.org/10.1016/j.jclepro.2022.133974
https://doi.org/10.3846/jeelm.2023.19016
www.nature.com/reprints
http://creativecommons.org/licenses/by/4.0/

	Pollutant accumulation and microbial community evolution in rain gardens with different drainage types at field scale
	Materials and methods
	Site description
	Rainfall events monitoring and water sample collection
	Soil sampling collection and analysis method

	Results and discussion
	Rainfall events monitoring of rain gardens
	Temporal changes in soil physicochemical properties
	Soil moisture contents (SMCs)
	Soil carbon, nitrogen, and phosphorus contents
	Soil heavy metals contents

	Microbial community evolution
	Microbial diversity
	Microbial community structure

	Analysis of dominant microorganisms and soil properties
	Suggestions on the construction and management of rain gardens

	Conclusions
	References
	Acknowledgements


